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Abstract
This article examines the development of reading and mathematical competence in early 
secondary education and aims at identifying distinct profiles of competence development. 
Since reading and mathematical competences are highly correlated both cross-sectionally 
and longitudinally, we expected to find a generalized profile of competence development 
with students developing parallel in reading and mathematical competences. Moreover, 
previous research confirmed individuals’ specific focus on one of the two domains, for 
example, in their interest, self-concept, or motivation. Also, differences in competence lev-
els between both domains were found in cross-sectional studies. Therefore, we hypothe-
sized that additional to the generalized profile, there are specialized profiles of competence 
development with students developing distinctively faster in one of the two domains. To 
identify both types of profiles, latent growth mixture modeling was used on a sample of 
5,301 students entering secondary education from the German National Educational Panel 
Study. To demonstrate the robustness of the results, these analyses were repeated using dif-
ferent model specifications and subgroups with higher homogeneity (with students belong-
ing to the highest track, i.e., “Gymnasium”). The results indicate only small to non-existent 
specialized profiles of competence development in all conditions. This finding of roughly 
parallel development of reading and mathematical competences throughout early second-
ary education indicates that potential specializations are less important at this point in stu-
dents’ educational careers.

Keywords Competence development · Reading competence · Mathematical competence · 
Competence profiles · Latent growth modeling · Mixture modeling

Introduction

Language and mathematical abilities are the key competences for successful participa-
tion in modern society. Competences in the native language, including the ability to 
handle written language efficiently, are critical for learning and communication (OECD, 
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2003a; Weinert, 2006), and basic mathematical competences are indispensable for 
higher education and many work environments (Weinert et  al., 2019). Therefore, the 
causes and conditions of competence development have been subject to intense research 
and debate. Numerous studies highlight the importance of, for example, individuals’ 
socio-economic background (e.g., Morgan, Farkas, & Hibel, 2008) and gender (e.g., 
LoGerfo, Nichols, & Chaplin, 2006) for the development of domain-specific compe-
tences. Furthermore, cross-sectional findings show that mathematical and reading com-
petences are correlated and, thus, seem to share a common core (e.g., Shin et al., 2013).

Based on the literacy approach as defined, for example, in PISA, reading competence 
refers to the “understanding, using, reflecting on and engaging with written texts, in 
order to achieve one’s goals, to develop one’s knowledge and potential, and to partici-
pate in society” (OECD, 2009, 14). Mathematical competence encompasses “an individ-
ual’s capacity to identify and understand the role that mathematics plays in the world, to 
make well-founded mathematical judgments and to use and engage with mathematics in 
ways that meet the needs of that individual’s life as a constructive, concerned and reflec-
tive citizen” (OECD, 2003b, 24). Till date, the association between the two competence 
domains has rarely been analyzed in a longitudinal context to evaluate similarity and 
uniqueness in their developmental trajectories. Little is known about how reading and 
mathematics competences develop in relation to each other within students, and it is 
still an open question whether the development in reading and mathematics is parallel 
in most students or whether there are groups of students who specialize in reading or 
mathematics. Therefore, this study focuses on the joint changes in students’ mathemati-
cal and reading competences across a period of 4 years. Particular emphasis is placed on 
the identification of characteristic change profiles to uncover students exhibiting similar 
change trajectories in both domains (parallel development) and students showing more 
pronounced changes in one compared to the other (specialized development).

This might allow the identification of unobserved risk groups of students that exhibit 
weaknesses in specific competence domains (e.g., students falling behind in one domain 
in comparison to another domain or students falling behind in both domains due to 
overall slow development) or groups that exhibit increased development in one specific 
competence domain with average development in the other domain. A person-centered 
approach with analyzing profiles of competence development in lower secondary edu-
cation allows to estimate the impact on later educational and career decisions as well 
as development in other areas and by that to discuss practical implications and inter-
ventions to provide educational equity. Students falling behind in one or both domains 
might need further support to keep up with their classmates. On the contrary, students 
with an increased development in one domain might utilize further fostering in that 
domain to build on their strengths. Against the background of person-environment fit 
theories (e.g., Kristof-Brown, Zimmerman, & Johnson, 2005), a certain level of spe-
cialization might be helpful for later career success in specific areas of the labor market; 
however, it might also be hindering for an unconstrained access to other fields of study 
or at the labor market.

Moreover, identified profiles might later be analyzed to find out which student charac-
teristics (e.g., gender, migration, and socio-economic background) might affect the spe-
cialization of students and how the specialization of student competences in return might 
affect student decisions. However, any analyses of such groups require prior identification 
of profiles. As such, the goal of this article is to identify distinct profiles of competence 
development. To account for profiles being observed only due to different school types, 
subgroup analyses also examine competence development among students from the highest 
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track of the German education system (i.e., “Gymnasium” or the equivalent track of the 
comprehensive school).

Competence development in mathematics and reading

Most studies show a consistent, if not steady, increase in mathematical and reading compe-
tences during different stages of students’ educational careers (e.g., Rescorla & Rosenthals, 
2004; Shin et  al., 2013). Consistent development has been shown throughout elemen-
tary and secondary education, for example, between third and tenth grade (Rescorla & 
Rosenthals, 2004) and between fourth and seventh grade (Shin et  al., 2013). Moreover, 
the relationship between reading and mathematics has been well documented (Hooper, 
Roberts, Sideris, Burchinal, & Zeisel, 2010; Jordan et al., 2002). Studies report that com-
petences in reading and mathematics are already related in preschool age (Duncan et al., 
2007) and the correlation remains high throughout the educational career (Hooper et al., 
2010).

It has also been shown that the development of reading and mathematical competences 
influence each other. For example, Shin et al. (2013) reported a cross-sectional correlation 
between competences in reading and mathematics with r = 0.90 at Grade 4 and a correlated 
change up to Grade 7 with r = 0.55. Interestingly, this study also shows that initial compe-
tences in both domains are slightly positively correlated with development in mathematics 
but slightly negatively correlated with development in reading. In a study by Adelson et al. 
(2015), mathematical competence was found to increase between 0.39 and 0.46 standard 
units for one unit change in reading competence between Grade 3 and Grade 11.

There are multiple explanations for the correlation between mathematical and reading 
competence. Reading competence is necessary to make progress in mathematics. Read-
ing and language competences influence mathematical competence because they are not 
only important for any kind of learning (e.g., Weinert, 2006), but also necessary for math-
ematical problem-solving in more specific ways (e.g., Abedi & Lord, 2001; Korpershoek, 
Kuyper, & van der Werf, 2014). The ability to comprehend the language used in math-
ematical problems (e.g., statements expressing the relation between variables) affects a 
student’s ability to solve them (Lewis & Mayer, 1987). Moreover, understanding number 
of words or verbal counting strategies facilitates solving mathematics tasks (Jordan et al., 
2002). As noted by Geary (1994), language is especially important for mathematics in the 
middle school years when students have to develop mathematical reasoning skills and mas-
ter complex mathematical procedures. Consistent with the view that language and read-
ing competences are preconditions for solving mathematical tasks, many studies show that 
initial reading competence impacts mathematical competence development (e.g., Chen & 
Chalhoub-Deville, 2016; Jordan et al., 2002; Purpura, Hume, Sims, & Lonigan, 2011).

Furthermore, both mathematical and reading competences are influenced by the same 
underlying abilities or skills. Cognitive skills such as short-term memory, working mem-
ory, and executive functioning are important preconditions for both reading and mathe-
matical competences (e.g., Alloway, Gathercole, & Pickering, 2006; Bull, Espy, & Wiebe, 
2008; Knievel, Daseking, & Petermann, 2010). Additionally, the socio-demographic char-
acteristics of students are related to competence. One of the main socio-demographic char-
acteristics, the socio-economic background, affects educational attainment through primary 
effects (Boudon, 1974), which involves the initial differences in competence levels between 
students from high and low socio-economic backgrounds at the beginning of education. 
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These primary effects of socio-economic background strongly affect both mathematics and 
reading competences (e.g., OECD, 2019).

Moreover, the development of reading and mathematical competences might also be 
affected by schooling. A central aspect of the German education system is tracking students 
into school types based on achievement and, in some states, parental choice after Grade 4 
(Standing Conference of the Ministers of Education and Cultural Affairs of the Länder in 
the Federal Republic of Germany, 2015). Therefore, the level of schooling in German and 
mathematics should not differ within a school, as additional tracking within schools is rare. 
Similarly, the hours of mandatory schooling for both German and mathematical educa-
tion is similar or identical in all school types across the German states (Avenarius et al., 
2003, p. 94ff.). Finally, while composition effects might affect the development of compe-
tences (e.g., Kiss, 2013), the ability level of classmates in German and mathematics should 
be more homogenous than between classes from different school tracks. All these factors 
additionally point to a common development of reading and mathematical competences in 
secondary education. Thus, reading and mathematical competences seem related through 
cognitive skills, socio-economic background, and schooling, pointing to parallel develop-
ment of mathematical and reading competences in early secondary school.

Typologies of competence development

While the overall mathematics and reading abilities of students seem highly correlated, 
some students might still show intra-individual differences in the development of the 
domains. Cross-sectionally, some students can be described as better in mathematics or 
reading (e.g., Jordan et al., 2002; OECD, 2016a). Jordan et al. (2002) show different groups 
in a sample of second graders, with learning difficulties in both reading and mathematics 
(23% of students), learning difficulties in only one of the domains (25% in reading, 26% 
in mathematical difficulties), or without learning difficulties (26%). The results of the Pro-
gramme for International Student Assessment (PISA) of 2015 (OECD, 2016a) also imply 
that some students are low performers in only one of the domains. As these differences 
between domains exist cross-sectionally, these students must specialize in their compe-
tence development at some point in education.

Although longitudinal studies showing groups of students specializing in one domain 
are scarce, several cross-sectional studies show groups of students with specialized com-
petences. Gender-based differences in both mathematics and reading can be shown (e.g., 
OECD, 2016b), with 15-year-old boys in most countries having a higher average compe-
tence in mathematics than girls, whereas girls have a higher competence in reading than 
boys. Longitudinally, multiple studies show that this gender-based difference in com-
petences either increases in primary education and stagnates (LoGerfo et  al., 2006) or 
decreases (Robinson & Lubienski, 2011) in secondary education.

Regarding the ethnicity of students, empirical studies in the education system of the 
USA imply a larger disadvantage of students of color in reading competence develop-
ment than in mathematical competence development (LoGerfo et al., 2006). However, 
students with a migration background in Germany show roughly the same initial disad-
vantage and faster development in both reading (Wendt et al., 2010) and mathematical 
(Guill et  al., 2010) competences between fourth and eighth grade. Overall, results on 
both gender and ethnicity might imply that some students specialize in either mathe-
matical or reading competence (leading to a change in the overall group); however, the 
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limited results on migration background in Germany regarding intra-individual differ-
ences of students in reading and mathematics do not imply a specialization.

Specialization of affective‑motivational factors

While research showing intra-individual differences regarding competences is rare, 
expectations on specialization might be drawn from research in related fields. Research 
on affective-motivational factors (e.g., self-concept, motivation, and interest) points in 
the direction of some specialization. Domain-specific motivation (e.g., McElvany et al., 
2008; Stanat, & Kunter, 2002; Wolter, Braun, & Hannover, 2015), self-concept (e.g., 
Gogol et  al., 2017; Wolter, & Hannover, 2016), and interest (e.g., Denissen, Zarrett, 
& Eccles, 2007) are all highly correlated with competence. However, there are also 
intra-individual differences in self-concept, motivation, and interest for mathematics as 
compared to reading, which indicates a specialization towards one of the domains. For 
example, some students can be seen to have a specialized interest profile (Ehrtmann, 
Wolter, & Hannover, 2019). Similarly, Parker et al. (2014) show a negative correlation 
between the development of self-concept in mathematics and reading between seventh 
and 11th grade in Australian high school students, signifying a specialization in one of 
the domains.

Based on previous research showing the relationship between affective-motivational stu-
dent characteristics and competence in mathematics and reading (Denissen et  al., 2007; 
Gogol et  al., 2017; McElvany et  al., 2008; Stanat, & Kunter, 2002; Wolter et  al., 2015; 
Wolter, & Hannover, 2016), we argue that if students differ in domain-specific self-con-
cepts, motivation, or interest, this would be reflected in domain specificity in their com-
petence development. It is plausible to presume that a student who is highly motivated in 
reading rather than in calculating (and other mathematical tasks) will invest more time and 
effort in reading and writing than in mathematics. This additional time and effort might 
come in either the students’ leisure time with activities such as reading a book or solving 
a puzzle or at school with a higher effort in class or with additional tasks such as home-
work. Additional effort should then lead to a higher gain of competence in this domain. 
This higher competence development could, in turn, lead to a higher self-concept and moti-
vation for reading and language studies compared to mathematics (e.g., Denissen et  al., 
2007).

Research question

The study aims to identify generalized and specialized profiles of competence development 
in mathematics and reading in lower secondary education. Based on the empirical back-
ground, we expected both generalized and specialized competence development. Overall, 
we expected to identify three profiles of competence development: one generalized and 
two specialized profiles. Students in the generalized profile of competence development 
show similar development in mathematics and reading. Conversely, students in the special-
ized profiles of competence development develop distinctively faster in either reading or 
mathematics.
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Methods

Sample and procedure

Participants were part of the German National Educational Panel Study (NEPS; Blossfeld 
et al., 2011) that follows representative samples of students across their life courses. Stu-
dents were sampled based on a multi-stage stratified cluster design (Steinhauer, Aßmann, 
Zinn, Goßmann, & Rässler, 2015) and then tested in grades five, seven, and nine between 
the winter of 2010/2011 and the spring of 2015. The sample included N = 5,201 students 
(48% girls) to provide a valid response to at least one mathematical or reading competence 
item in Grade 5. On average, the students were 10.90  years old (SD = 0.53). About 46% 
attended the highest secondary school track (“Gymnasium”) in Germany. The tests were 
administered in the students’ school classes by trained test supervisors. Details on the 
administration procedure can be found on the NEPS homepage at https:// www. neps- data. de.

Instruments

Mathematical competence was measured with paper–pencil tests specifically developed for 
use in the NEPS. The underlying framework of the tests differentiates between four math-
ematical content areas, that is, quantity change and relationship, space and shape, data, and 
chance, and six cognitive components, that is, mathematical communication, mathemati-
cal argumentation, modeling, using representational forms, mathematical problem solving, 
and technical abilities and skills (see Neumann et al., 2013). The mathematical tests were 
administered at the beginning of Grades 5, 7, and 9 and included 25, 23, and 23 items 
respectively, requiring either multiple choice or short constructed responses. The test dura-
tion was limited to 28 min for all tests in all waves. All tests were scaled using models of 
the item response theory (Pohl, & Carstensen, 2012) and linked across grades with the 
help of overlapping items to allow for meaningful longitudinal comparison (Fischer et al., 
2016. Students’ proficiencies were derived as weighted maximum likelihood estimates 
(WLE; Warm, 1989) and z-standardized according to the mean and standard deviation in 
fifth grade. Marginal reliabilities for the students of Grades 5, 7, and 9 were 0.78, 0.72, and 
0.81, respectively. Further details on the psychometric properties of the administered tests 
are given in Duchhardt and Gerdes (2012) for fifth grade, Schnittjer and Gerken (2017) for 
seventh grade, and van den Ham et al. (2018) for ninth grade.

Reading competence was measured with paper–pencil tests comprising five text func-
tions, that is, commenting, information, literary, instruction, and advertising, and three 
comprehension requirements, that is, finding information in text, drawing text-related con-
clusions, and reflecting and assessing (Gehrer, Zimmermann, Artelt, & Weinert, 2013). 
The tests were administered at the beginning of fifth and seventh grade and towards the end 
of ninth grade (half a year after the mathematical test). In Grade 5, the test comprised 33 
items (Pohl et al., 2012). Seventh grade onwards, branched testing was used that assigned 
different test versions depending on previous performance. The tests comprised of either 
29 or 30 items in seventh grade (Krannich et al., 2017) and either 32 or 33 items in ninth 
grade (Scharl et  al., 2017). Again, the test duration was limited to 28  min for all tests. 
Reading tests were linked using independent linking studies, which included items from 
two grades (Fischer et al., 2016). The marginal reliabilities for the students of Grades 5, 
7, and 9 were 0.77, 0.79, and 0.79, respectively. Students’ proficiencies were derived as 

https://www.neps-data.de
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WLEs (Warm, 1989). For the sake of comparison, these were z-standardized according to 
the mean and standard deviation in fifth grade.

Auxiliary variables included socio-demographic and educational information such 
as gender, age (in years), school type, and region of schooling (former West or East 
Germany), as reported at the first measurement point in Grade 5. Parental background 
variables at the first measurement point included the International Socio-Economic 
Index of Occupational Status (ISEI-08; Ganzeboom, 2010), and the highest number 
of years of education (Comparative Analysis of Social Mobility in Industrial Nations 
(CASMIN); König, Lüttinger, & Müller, 1988) of the parents. Migration background 
was taken into account by noting whether the student or at least one parent was born 
in a country other than Germany and by the dominant language spoken in different 
contexts. Finally, domain-specific self-concept and interest as well as reasoning skills 
were acknowledged. A detailed description of these variables is given in Tables 1 and 2 
of the supplement.

Statistical analyses

Change analyses

Changes in mathematical and reading competences across 4  years were analyzed using 
latent growth models (LGM; McArdle, 1988). In these models, the development of students’ 
competencies can be described by the mean (M) and standard deviation (SD) of their initial 
competence (i.e., the intercept) and the development over time (i.e., the slope). Both compe-
tences were analyzed in a single model specifying a dual-process LGM and estimating two 
slopes and two intercepts at the same time (see Fig. 1 in the Appendix). The analyses were 
conducted in Mplus version 8.2 using a robust maximum likelihood estimator (Muthén, & 
Muthén, 1998–2017). The respective syntax is available in an online repository (online at 
OSF: https:// www. osf. io/ 5h2v3/? view_ only= f5ec8 677be 66491 eb798 c5cc8 467b4 7f).

Mixture modeling

Profiles of competence development were identified using latent growth mixture 
models (LGMM; Muthén, Asparouhov, & Rebollo, 2006; Muthén, & Shedden, 1999). 
This method helps identify groups of students differing in their slope or intercept. 
Since the focus was on the development of students, Model 1 used only the mean 
slopes of mathematical and reading competences to allocate profiles of competence 
development. The intercepts in both domains were constrained across all profiles. To 
examine how strongly competence development depended on initial competence levels, 
the intercepts were no longer constrained in Model 2. Both models were examined 
twice: once with all students as described in the sample and once only with students 
attending the highest educational track in the German educational system (i.e., 2,369 
students attending “Gymnasium” or an equivalent track of the comprehensive school). 
Similar subgroup analysis for other school types is very difficult, as these types (i.e., 
Hauptschule, Mittelschule, and Realschule) are far less homogeneous across the 
German federal states.

https://www.osf.io/5h2v3/?view_only=f5ec8677be66491eb798c5cc8467b47f
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Missing values

These were acknowledged using a full information maximum likelihood procedure (FIML; 
Enders & Bandalos, 2001), which uses all observed information for model estimation. To 
improve the accuracy of the algorithm, a number of auxiliary variables were included. 
Attrition analyses showed that all included auxiliary variables except gender predicted the 
likelihood of dropping out (see Table 3 in the supplement) because the theory-guided vari-
able selection considered only predictors which were expected to be correlated with drop-
out propensity or competences scores. In addition to the auxiliary variables, the compe-
tence scores themselves were also included in the estimation of missing values, as students 
with initially lower competence are generally more likely to drop out.

Model selection

Three criteria were used for model selection. Lower values of the Bayesian Information 
Criterion (BIC; Schwarz, 1978) indicate a better model and, thus, help identify the true 
number of profiles (Nylund, Asparouhov, & Muthén, 2007). The Lo-Mendell-Rubin like-
lihood ratio test (LMRT; Lo, Mendell, & Rubin, 2001; Vuong, 1989) checks whether a 
model with k profiles fits the data significantly (α = 0.05) better than a model with k-1 pro-
files. Finally, only models with group sizes including at least 5% of the entire sample were 
considered, since smaller groups are difficult to interpret and replicate in other samples. 
Entropy was not used as a selection criterion but can help in measuring the quality of the 
identified profiles.

Interpretation of profiles

The difference between the slopes of mathematics and reading was taken to interpret the 
meaningfulness of domain-specific competence development. Profiles with a difference 
between mathematics and reading slopes smaller than the average development of students 
in a domain within half a school year (roughly 0.137 as seen in the LGM) were interpreted 
as generalized profiles. Profiles with a larger difference were interpreted as specialized.

Results

Descriptive analyses

The mean, variance, and correlation of the competence measures are provided in Table 1. 
From the figure, it can be seen that both domains developed by more than one standard 
deviation over 4 years. The growth between Grades 5 and 7 and between Grades 7 and 9 
was mostly equal, with each domain indicating relatively linear growth on average. The 
standard deviation in both domains was relatively stable over time. Table  1 also shows 
that reading and mathematics scores were highly correlated at each of the three measure-
ment points, with a slight decrease of the correlation from Grade 5 (r = 0.64) to Grade 
9 (r = 0.58). Furthermore, the stability of inter-individual differences over time was sub-
stantial in both domains, ranging from r = 0.71 to r = 0.74 for mathematics and r = 0.59 to 
r = 0.64 for reading.
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Latent growth modeling

Overall development in the full sample

Based on the z-standardization, the LGM for the entire sample showed initial competence 
levels (intercepts) with 0.02 logits (SD = 0.84) in reading and − 0.00 logits (SD = 0.90) 
in mathematics. The development of the domains can be described with average 
slopes of 0.22 logits (SD = 0.10) per year for reading and 0.33 logits (SD = 0.11) logits 
for mathematics. Overall, the LGM showed a higher competence development for 
mathematics than for reading. Importantly, for the further interpretation of profiles, 
average development in the domains in half a year was 0.11 logits (in reading) and 0.16 
logits (in mathematics) for an average of roughly 0.14 logits (after rounding off). All the 
profiles with a difference between the slopes smaller than 0.14 are to be interpreted as 
generalized profiles. The LGM can be interpreted as a generalized profile with a difference 
of 0.11.

Regarding correlations between the model variables, the slopes of reading and math-
ematical competence showed a low correlation, while the cross-sectional measurements 
were highly correlated (see Table 2). The correlations between the slopes and the intercepts 
were small and negative, indicating a slightly decreasing development for higher initial 
competence levels.

Table 1  Means, standard deviations, and correlations of competences across grades

 Competence scores were z-standardized within domain with respect to Grade 5

Grade N M SD Correlation

Mathematics Reading

5 7 9 5 7 9

Mathematics 5 5,193 0.0 1.0
7 3,829 0.7 1.1 .74
9 2,854 1.4 1.0 .71 .74

Reading 5 5,193 0.0 1.0 .64 .58 .57
7 3,833 0.6 1.1 .55 .60 .58 .61
9 3,116 1.1 0.9 .53 .52 .58 .59 .64

Table 2  Means, standard deviations, and correlations of latent intercepts and slopes

M Var Correlation

Mathematics Reading

Intercept Slope Intercept Slope

Mathematics Intercept 0.00 0.90
Slope 0.33 0.11  − 0.16

Reading Intercept 0.02 0.84 0.86  − 0.05
Slope 0.22 0.10  − 0.39 0.42  − 0.37
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Overall development in the sub‑sample “Gymnasium”

For students attending the highest secondary school track (i.e., “Gymnasium” or equivalent 
track in comprehensive schools), the initial competence levels were distinctively higher, with 
intercepts of 0.52 logits (SD = 0.67) in reading and 0.57 logits (SD = 0.67) in mathematics. 
The mean slopes of the students were roughly the same as in the overall sample (reading: 
Mslope = 0.21, SD = 0.08; mathematics: Mslope = 0.33, SD = 0.09) (Fig. 2 in the Appendix).

Latent growth mixture modeling

Model 1 in the full sample

To identify the number of profiles, different solutions with different number of latent classes 
were compared using information criteria (see Table 3) in Model 1, using only the mean 
slopes and constraining the intercepts across all profiles. The BIC and the LMRT indicated 
a two-profile solution with two different generalized profiles of competence development. 
However, we considered small profiles including less than 5% of the sample as unreliable 
and irrelevant for our interpretations. Since the larger of the two profiles include over 98% 
of the sample, the second profile with less than 2% of the sample was deemed irrelevant. 
Thus, only a single profile of generalized competence development was observed.

Model 1 in the sub‑sample “Gymnasium”

In the sub-sample (i.e., “Gymnasium” or equivalent track in comprehensive schools), both 
criteria indicated two profiles (see Table 4). While the first profile was similar to the gener-
alized development profile in the overall sample, the second profile was even smaller than 
in the previous analyses and included only seven students (0.13%). Thus, again, only a sin-
gle profile of generalized competence development emerged.

Model 2 in the full sample

While the BIC suggested a five-profile solution (see Table  5), the LMRT indicated four 
profiles in Model 2, in which the intercepts were unconstrained. Similar to the previous 

Table 3  Model fit and profile 
sizes for slope-only model in the 
full sample

 Bold values indicate the best model; underlined values are below the 
threshold for acceptable entropy (> .70) or profile size (> 5%)

Groups BIC Entropy LMRT Group size (based on estimated 
model)

P 1 P 2 P 3 P 4 P 5 P 6

1 55,725 1.00 5,201
2 55,712 .92 .010 5,112 89
3 55,721 .89 .093 5,021 90 90
4 55,729 .85 .099 4,889 119 103 89
5 55,742 .84 .093 4,794 158 144 101 4
6 55,759 .67 .339 3,965 849 203 125 55 4
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analyses, most specialized profiles of competence development in Model 2 fell below the 
set criterion of a size of at least 5% of the sample. For the four-profile solution (preferred 
by the LMRT), only about 6% of the students (distributed over two profiles with 4.2% and 
1.5% students) were identified as having specialized competence development. Overall, 
this leaves us with the LGM because additional profiles in multi-profile models ended up 
too small.

Model 2 in the sub‑sample “Gymnasium”

Model 2 could not be replicated with the sub-sample (i.e., “Gymnasium” or equivalent 
track in comprehensive schools). In all solutions with more than two profiles, the math-
ematics and reading slope had a correlation above 1, showing an improper model solution. 
The two-profile model had one specialized class of competence development with only 54 
students (2.3%) not reaching the minimum size of 5%.

Table 4  Model fit and profile 
sizes for slope-only model for 
higher secondary students

 Bold indicates best values for a criterion; underline indicates values 
being below our set threshold for acceptable entropy (> .70) or profile 
size (> 5%)

Groups BIC Entropy LMRT Group size (based on estimated 
model)

P 1 P 2 P 3 P 4 P 5 P 6

1 26,914 1.00 2,369
2 26,913 .99 .041 2,362 7
3 26,927 .89 .629 2,278 51 39
4 26,937 .82 .020 2,163 135 67 3
5 26,950 .79 .368 2,094 132 72 68 3
6 26,969 .69 .349 1,807 369 125 62 3 1

Table 5  Model fit and profile sizes for intercept and slope model in the full sample

  Bold indicates best values for a criterion; underline indicates values being below our set threshold for 
acceptable entropy (> .70) or profile size (> 5%)

Groups BIC Entropy LMRT Group size (based on estimated model)

P 1 P 2 P 3 P 4 P 5 P 6

1 55,725 1.00 / 5,201
2 55,660 .86  < .001 4,965 236
3 55,610 .89  < .001 4,885 241 74
4 55,580 .67  < .001 3,008 1,891 223 78
5 55,566 .63 .065 2,697 1,857 363 210 74
6 55,570 .66 .794 2,703 1,880 312 199 74 33
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Discussion

The main goal of this study was to identify profiles of competence development in math-
ematics and reading in early secondary education. Previous research (e.g., Shin et al., 
2013) suggested that students, on average, develop similarly in mathematics and reading 
competences. Considering studies on the relative specialization of groups of students 
(e.g., LoGerfo et al., 2006), and on domain-specific affective-motivational factors (e.g., 
Parker et  al., 2014), not all students were expected to fit this description. These stud-
ies led to the hypothesis of a generalized (parallel development of the domains) and 
two specialized (one domain developing faster) profiles of competence development in 
mathematics and reading.

Regarding the correlation of reading and mathematical competences, our results 
are in line with previous research showing moderate correlations between reading and 
mathematical competences cross-sectionally and longitudinally (e.g., Duncan et  al., 
2007, Hooper et al., 2010, Shin et al., 2013). Competences were shown to be developing 
in a rather continuous manner from Grade 5 to Grade 9. Interestingly, the results of the 
latent growth model (LGM) did not point to a high correlation between the two slopes 
for mathematical and reading competences. Meanwhile, the intercepts (cross-sectional 
competences) were moderately correlated. This shows that students who are good in one 
domain are also, on average, better in the other domain but students who develop better 
in one domain do not necessarily develop better in the other domain as well.

Both reading and mathematical competence developments were negatively correlated 
to their initial competence level. This shows that in our study, students with a higher 
initial competence do not on average profit from a Matthew effect (see also Schneider & 
Stefanek, 2004). Conversely, the results point to a slightly slower growth in reading and 
mathematical competences for students who show higher competence levels in Grade 5 
compared to those with lower competence levels in Grade 5. This might also imply the 
possibility of non-linear or non-continuous development with some students developing 
faster than their peers prior to Grade 5 and then having a period of slow development 
in lower secondary education. Including a larger timespan could help both with check-
ing the linearity of development and whether this negative correlation holds when ana-
lyzing students, for example, between kindergarten and completion of lower secondary 
education.

Our findings confirmed the existence of one generalized profile of competence devel-
opment in reading and mathematics throughout early secondary education. The results 
did not confirm additional specialized profiles of competence development. However, the 
findings showed that development over 4 years in mathematical competence was slightly 
higher than in reading competence. This slightly higher increase of mathematical compe-
tence compared to reading competence might be explained by the curriculum for early sec-
ondary education: Mathematics and German are the main subjects in secondary education 
in Germany, and educational standards specify the competences that students should have 
developed in these subjects (Köller, 2009); in mathematics, the educational standards cor-
respond partly to the contents and requirements of the NEPS mathematics tests, whereas 
the reading competence test (text comprehension) represents the competencies that stu-
dents acquire in the subject German (such as writing, spelling, or language use) to an even 
lesser extent. Therefore, the curricular content of mathematics and its teaching is slightly 
better reflected in the NEPS mathematics test compared to reading competence, which is 
not much in the focus of teaching in German lessons in lower secondary school anymore.
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Additionally, the larger development in mathematics might be explained by an ear-
lier plateau of competences in reading. Both reading and mathematical competences 
seem to exhibit a peak or plateau according to the negative correlation between inter-
cept and slope in both domains, meaning that at least students with on average higher 
initial competences develop less in early secondary education. However, this effect 
might be stronger in this sample for reading competences, as the acquisition of basic 
reading competences can be seen as a central focus of primary education, while several 
basic mathematical operators are only taught in secondary education (e.g., geometry, 
algebra besides basic calculation). Whereas the tests on reading competence used in 
the present study go beyond the basic ability to read, and are based on the ability to 
understand complex texts, it is still plausible that this ability might exhibit an earlier 
plateau than mathematical competences.

While students differed in their initial competence level and their development, few 
students belonged to a specializing profile of competence development as defined in 
our study, with a difference of an average development of half a year in each domain. 
This indicates that only little specialization in the development of reading and mathe-
matical competences can be found in early secondary education. As all German school 
tracks provide general education in early secondary education (Standing Conference of 
the Ministers of Education and Cultural Affairs of the Länder in the Federal Republic 
of Germany, 1993), this seems to lead to similar development of competences in both 
mathematics and reading. The lack of specialization of competence development also 
shows that results demonstrating specialization in affective-motivational factors cannot 
easily be transferred to the field of competence development.

This sample is representative for students in German lower secondary education. 
However, in previous studies, these students have been found to be less specialized at 
least cross-sectionally than in other developed nations (e.g., Gladushyna et al., 2020). 
Different results might be found for countries allowing within-school tracking, as 
students might be stimulated differently according to their levels. Students in a more 
advanced course in one domain and a less advanced course in the other domain could 
be more likely to develop faster in the domain that they are attending advanced classes 
for. Meanwhile, the German education system with its focus on the acquisition of basic 
competences in lower secondary education is not designed to foster specialization in 
either domain.

Limitations

Despite the many advantages of a longitudinal dataset, there were also some limita-
tions to our study. Although the competence scores (weighted likelihood estimates) 
had no predefined maximum value, the administered competence tests had difficulty 
differentiating in the tails of the proficiency distribution (i.e., between very high or 
between low competences). Given the severe time constraints faced in educational 
large-scale assessments, the NEPS only allowed administering short instruments that 
measured more precisely at medium ability levels. Consequently, these tests might not 
have been able to identify reliable changes for students with very high or low initial 
competences. Future research might benefit from longer tests that allow more precise 
estimates of competence development across the entire proficiency range.
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Outlook

The overall results of this paper suggest that it is plausible to assume that students do 
not have many opportunities to specialize in their competence at general education 
level within the school system in lower secondary education. In Germany, across all 
school types, mathematics and German are main subjects in lower secondary school 
with a similar number of school lessons (Avenarius et  al., 2003, p. 94 ff.). Perhaps, 
the opportunities to specialize in a certain domain become relevant later in upper sec-
ondary school or educational career. Assuming that competence development displays a 
different degree of specialization, once the possibilities for individuals to choose their 
educational courses increase, analyzing the same research question in upper secondary 
education would be of interest for future research. In Germany, during upper secondary 
education, students can choose to either leave general education to follow up into voca-
tional training or continue in the equivalent high school track. For students remaining 
in general education until the end of upper secondary education, the level of differen-
tiation in different classes also increases substantially due to the course system of the 
final school years. As such these added opportunities for differentiation might increase 
the likelihood of specialization. Additionally, profiles of competence in upper secondary 
school might be interesting to understand how school prepares students for the compe-
tences they need in their later careers (cf. person-environment fit) since specialization 
might be beneficial for pursuing one career but also hindering the access to another field 
which was less pronounced in an individuals’ competence profile.

Appendix

Fig. 1  Dual-process latent growth model for competence development in mathematics (MA) and reading 
(RE). Note. Constrained parameters are indicated with “@”



Profiles of competence development in mathematics and reading…

1 3

Supplementary Information The online version contains supplementary material available at https:// doi. 
org/ 10. 1007/ s10212- 021- 00591-9.

Acknowledgements This paper uses data from the German National Educational Panel Study (NEPS): 
Starting Cohort Grade 5, https:// doi. org/ 10. 5157/ NEPS: SC3:7. 0.1. From 2008 to 2013, NEPS data was col-
lected as part of the Framework Program for the Promotion of Empirical Educational Research funded by 
the German Federal Ministry of Education and Research (BMBF). As of 2014, NEPS is carried out by the 
Leibniz Institute for Educational Trajectories (LIfBi) at the University of Bamberg in cooperation with a 
nationwide network.

Author contribution - Micha Freund: Conceptualization, data curation, formal analysis, writing (original 
draft), and writing (review and editing).

- Timo Gnambs: Conceptualization and writing—review and editing
- Kathrin Lockl: Conceptualization and writing—review and editing
- Ilka Wolter: Conceptualization and writing—review and editing

Funding Open Access funding enabled and organized by Projekt DEAL.

Availability of data and material All data can be attained by eligible researchers after prior conclusion of a 
Data Use Agreement with the Leibniz Institute for Educational Trajectories (LIfBi).

Code availability The code used for data preparation can be found at  https:// www. osf. io/ 5h2v3/? view_ 
only= f5ec8 677be 66491 eb798 c5cc8 467b4 7f

Declarations 

Conflict of interest The authors declare no competing interests.

Open Access This article is licensed under a Creative Commons Attribution 4.0 International License, 
which permits use, sharing, adaptation, distribution and reproduction in any medium or format, as long 
as you give appropriate credit to the original author(s) and the source, provide a link to the Creative Com-
mons licence, and indicate if changes were made. The images or other third party material in this article 
are included in the article’s Creative Commons licence, unless indicated otherwise in a credit line to the 

0.0

0.5

1.0

1.5

2.0

5 7 9

Co
m

pe
te

nc
e

Grade

Latent Growth Model in 
the full sample

mathema�cs reading

0.0

0.5

1.0

1.5

2.0

5 7 9

Co
m

pe
te

nc
e

Grade

Latent Growth Model in 
the sub-sample 
"Gymnasium"

mathema�cs reading

Fig. 2  Growth trajectories in the full sample (left) and the sub-sample “Gymnasium” (right)

https://doi.org/10.1007/s10212-021-00591-9
https://doi.org/10.1007/s10212-021-00591-9
https://doi.org/10.5157/NEPS:SC3:7.0.1
https://www.osf.io/5h2v3/?view_only=f5ec8677be66491eb798c5cc8467b47f
https://www.osf.io/5h2v3/?view_only=f5ec8677be66491eb798c5cc8467b47f


 M.-J. Freund et al.

1 3

material. If material is not included in the article’s Creative Commons licence and your intended use is not 
permitted by statutory regulation or exceeds the permitted use, you will need to obtain permission directly 
from the copyright holder. To view a copy of this licence, visit http:// creat iveco mmons. org/ licen ses/ by/4. 0/.

References

Abedi, J., & Lord, C. (2001). The language factor in mathematics tests. Applied Measurement in Education, 
14(3), 219–234. https:// doi. org/ 10. 1207/ S1532 4818A ME1403_2

Adelson, J. L., Dickinson, E. R., & Cunningham, B. C. (2015). Differences in the reading–mathematics rela-
tionship: A multi-grade, multi-year statewide examination. Learning and Individual Differences, 43, 
118–123. https:// doi. org/ 10. 1016/j. lindif. 2015. 08. 006

Alloway, T. P., Gathercole, S. E., & Pickering, S. J. (2006). Verbal and visuospatial short-term and working 
memory in children: Are they separable? Child Development, 77(6), 1698–1716. https:// doi. org/ 10. 
1111/j. 1467- 8624. 2006. 00968.x

Avenarius, H., Ditton, H., Döbert, H., Klemm, K., Klieme, E., Rürup, M., Tenorth, H.-E., Weishaupt, H., 
Weiß, M. (2003). Bildungsbericht für Deutschland: Erste Befunde [Educational Report for Germany: 
First Resuls]. Opladen: Leske + Budrich.

Blossfeld, H.-P., Roßbach, H.-G, & von Maurice, J. (Eds.) (2011). Education as a lifelong process – The 
German National Educational Panel Study (NEPS). [Special Issue] Zeitschrift für Erziehungswissen-
schaft: 14.

Boudon, R. (1974). Education, opportunity, and social inequality: Changing prospects in Western society. 
Wiley.

Bull, R., Espy, K. A., & Wiebe, S. A. (2008). Short-term memory, working memory, and executive func-
tioning in preschoolers: Longitudinal predictors of mathematical achievement at age 7 years. Develop-
mental Neuropsychology, 33(3), 205–228. https:// doi. org/ 10. 1080/ 87565 64080 19823 12

Chen, F., & Chalhoub-Deville, M. (2016). Differential and long-term language impact on math. Language 
Testing, 33(4), 577–605. https:// doi. org/ 10. 1177/ 02655 32215 594641

Denissen, J. J., Zarrett, N. R., & Eccles, J. S. (2007). I like to do it, I’m able, and i know i am: Longitudinal 
couplings between domain-specific achievement, self-concept, and interest. Child Development, 78(2), 
430–447. https:// doi. org/ 10. 1111/j. 1467- 8624. 2007. 01007.x

Duchhardt, C., & Gerdes, A. (2012). NEPS technical report for mathematics: Scaling results of starting 
cohort 3 in fifth grade (NEPS Working Paper No. 19). Bamberg, Germany: University of Bamberg, 
National Educational Panel Study.

Duncan, G. J., Dowsett, C. J., Claessens, A., Magnuson, K., Huston, A. C., Klebanov, P., Pagani, L. S., Feinstein, 
L., Engel, M., Brooks-Gunn, J., Sexton, H., Duckworth, K., & Japel, C. (2007). School readiness and later 
achievement. Developmental Psychology, 43(6), 1428–1446. https:// doi. org/ 10. 1037/ 0012- 1649. 43.6. 1428

Ehrtmann, L., Wolter, I., & Hannover, B. (2019). The interrelatedness of gender-stereotypical interest pro-
files and students’ gender-role orientation, gender, and reasoning abilities. Frontiers in Psychology, 
10,. https:// doi. org/ 10. 3389/ fpsyg. 2019. 01402

Enders, C., & Bandalos, D. (2001). The relative performance of full information maximum likelihood esti-
mation for missing data in structural equation models. Structural Equation Modeling: A Multidiscipli-
nary Journal, 8(3), 430–457.

Fischer, L., Rohm, T., Gnambs, T., & Carstensen, C. H. (2016). Linking the data of the competence tests 
(NEPS Survey Paper No. 1). Bamberg, Germany: Leibniz Institute for Educational Trajectories, 
National Educational Panel Study. https:// doi. org/ 10. 5157/ NEPS: SP01:1.0

Ganzeboom, H. (2010). A new International Socio-Economic Index (ISEI) of occupational status for the 
International Standard Classification of Occupation 2008 (ISCO-08) constructed with data from the 
ISSP 2002–2007. Lisbon, Portugal: Annual Conference of International Social Survey Programme.

Geary, D. C. (1994). Children’s mathematical development: Research and practical applications. American 
Psychological Association, Washington, DC. https:// doi. org/ 10. 1037/ 10163- 000

Gehrer, K., Zimmermann, S., Artelt, C., & Weinert, S. (2013). NEPS framework for assessing reading 
competence and results from an adult pilot study. Journal for Educational Research Online, 5(2), 
50–79. https:// doi. org/ 10. 25656/ 01: 8424

Gladushyna, O., Strietholt, R., & Streitmann, I. (2020). Disentangling general achievement levels and sub-
ject-specific strengths and weaknesses in mathematics, reading and science. Educational Assessment, 
Evaluation and Accountability, 33, 203–227. https:// doi. org/ 10. 1007/ s11092- 020- 09352-6

Gogol, K., Brunner, M., Martin, R., Preckel, F., & Goetz, T. (2017). Affect and motivation within and 
between school subjects: Development and validation of an integrative structural model of academic 

http://creativecommons.org/licenses/by/4.0/
https://doi.org/10.1207/S15324818AME1403_2
https://doi.org/10.1016/j.lindif.2015.08.006
https://doi.org/10.1111/j.1467-8624.2006.00968.x
https://doi.org/10.1111/j.1467-8624.2006.00968.x
https://doi.org/10.1080/87565640801982312
https://doi.org/10.1177/0265532215594641
https://doi.org/10.1111/j.1467-8624.2007.01007.x
https://doi.org/10.1037/0012-1649.43.6.1428
https://doi.org/10.3389/fpsyg.2019.01402
https://doi.org/10.5157/NEPS:SP01:1.0
https://doi.org/10.1037/10163-000
https://doi.org/10.25656/01:8424
https://doi.org/10.1007/s11092-020-09352-6


Profiles of competence development in mathematics and reading…

1 3

self-concept, interest, and anxiety. Contemporary Educational Psychology, 49, 46–65. https:// doi. org/ 
10. 1016/j. cedps ych. 2016. 11. 003

Guill, K., Gröhlich, C., Scharenberg, K., Wendt, H., & Bos, W. (2010). Die mathematischen Kompetenzen 
der Schülerinnen und Schüler. In Bos, W., & Gröhlich, C. (Eds.), KESS 8 - Kompetenzen und Einstel-
lungen von Schülerinnen und Schülern am Ende der Jahrgangsstufe 8 (HANSE – Hamburger Schriften 
zur Qualität im Bildungswesen, Band 6, pp. 37–48). Hamburg: Behörde für Schule und Berufsbildung.

Hooper, S. R., Roberts, J., Sideris, J., Burchinal, M., & Zeisel, S. (2010). Longitudinal predictors of reading 
and math trajectories through middle school for African American versus Caucasian students across 
two samples. Developmental Psychology, 46(5), 1018–1029. https:// doi. org/ 10. 1037/ a0018 877

Jordan, N. C., Kaplan, D., & Hanich, L. B. (2002). Achievement growth in children with learning diffi-
culties in mathematics: Findings of a two-year longitudinal study. Journal of Educational Psychol-
ogy, 94(3), 586–597. https:// doi. org/ 10. 1037/ 0022- 0663. 94.3. 586

Kiss, D. (2013). The impact of peer achievement and peer heterogeneity on own achievement growth: 
Evidence from school transitions. Economics of Education Review, 37, 58–65. https:// doi. org/ 10. 
1016/j. econe durev. 2013. 08. 002

Knievel, J., Daseking, M., & Petermann, F. (2010). Kognitive Basiskompetenzen und ihr Einfluss auf 
die Rechtschreib- und Rechenleistung. Zeitschrift Für Entwicklungspsychologie Und Pädagogische 
Psychologie, 42(1), 15–25. https:// doi. org/ 10. 1026/ 0049- 8637/ a0000 02

Korpershoek, H., Kuyper, H., & van der Werf, G. (2014). The relation between students’ math and read-
ing ability and their mathematics, physics, and chemistry examination grades in secondary educa-
tion. International Journal of Science and Mathematics Education, 13(5), 1013–1037. https:// doi. 
org/ 10. 1007/ s10763- 014- 9534-0

Köller, O. (2009). Bildungsstandards in Deutschland: Implikationen für die Qualitätssicherung und 
Unterrichtsqualität. [Educational standards in Germany: implications for quality control and teach-
ing quality] In Meyer, M. A., Prenzel, M., Hellekamps, S. (Eds.), Perspektiven der Didaktik. VS 
Verlag für Sozialwissenschaften. https:// doi. org/ 10. 1007/ 978-3- 531- 91775-7_4

König, W., Lüttinger, P., & Müller, W. (1988). A comparative analysis of the development and structure 
of educational systems: Methodological foundations and the construction of a comparative educa-
tional scale. Universität Mannheim, Institut für Sozialwissenschaften.

Krannich, M., Jost, O., Rohm, T., Koller, I., Carstensen, C. H., Fischer, L., & Gnambs, T. (2017). NEPS 
technical report for reading: Scaling results of starting cohort 3 for grade 7 (NEPS Survey Paper 
No. 14). Bamberg, Germany: Leibniz Institute for Educational Trajectories, National Educational 
Panel Study. https:// doi. org/ 10. 5157/ NEPS: SP14:2.0

Kristof-Brown, A. L., Zimmerman, R. D., & Johnson, E. C. (2005). Consequences of individual’s fit at 
work: A meta-analysis of person-job, person-organization, person-group, and person-supervisor fit. 
Personnel Psychology, 58(2), 281–342. https:// doi. org/ 10. 1111/j. 1744- 6570. 2005. 00672.x

Lewis, A. B., & Mayer, R. E. (1987). Students’ miscomprehension of relational statements in arithmetic 
word problems. Journal of Educational Psychology, 79(4), 363–371. https:// doi. org/ 10. 1037/ 0022- 
0663. 79.4. 363

Lo, Y., Mendell, N. R., & Rubin, D. B. (2001). Testing the number of components in a normal mixture. 
Biometrika, 88(3), 767–778. https:// doi. org/ 10. 1093/ biomet/ 88.3. 767

LoGerfo, L., Nichols, A., & Chaplin, D. (2006). Gender gaps in math and reading gains during elemen-
tary and high school by race and ethnicity. Urban Institute.

McArdle, J. J. (1988). Dynamic but structural equation modeling of repeated measures data. In Nes-
selroade, J. R. & Cattell, R. B. (Eds.), Perspectives on individual differences. Handbook of multi-
variate experimental psychology (pp. 561–614). New York, NY: Plenum Press. https:// doi. org/ 10. 
1007/ 978-1- 4613- 0893-5_ 17

McElvany, N., Kortenbruck, M., & Becker, M. (2008). Lesekompetenz und Lesemotivation. Entwick-
lung und Mediation des Zusammenhangs durch Leseverhalten [Reading competence and reading 
motivation. Development and mediation by reading behavior]. Zeitschrift für Pädagogische Psy-
chologie, 22(34), 207–219. https:// doi. org/ 10. 1024/ 1010- 0652. 22. 34. 207

Morgan, P. L., Farkas, G., & Hibel, J. (2008). Matthew effects for whom? Learning Disability Quarterly, 
31(4), 187–198. https:// doi. org/ 10. 2307/ 25474 651

Muthén, B., Asparouhov, T., & Rebollo, I. (2006). Advances in behavioral genetics modeling using 
Mplus: Applications of factor mixture modeling to twin data. Twin Research and Human Genetics, 
9(3), 313–324. https:// doi. org/ 10. 1375/ twin.9. 3. 313

Muthén, L. K., & Muthén, B. O. (1998–2017). Mplus user’s guide. Eighth Edition. Los Angeles, CA: 
Muthén & Muthén

Muthén, B., & Shedden, K. (1999). Finite mixture modeling with mixture outcomes using the EM Algo-
rithm. Biometrics, 55(2), 463–469. https:// doi. org/ 10. 1111/j. 0006- 341X. 1999. 00463.x

https://doi.org/10.1016/j.cedpsych.2016.11.003
https://doi.org/10.1016/j.cedpsych.2016.11.003
https://doi.org/10.1037/a0018877
https://doi.org/10.1037/0022-0663.94.3.586
https://doi.org/10.1016/j.econedurev.2013.08.002
https://doi.org/10.1016/j.econedurev.2013.08.002
https://doi.org/10.1026/0049-8637/a000002
https://doi.org/10.1007/s10763-014-9534-0
https://doi.org/10.1007/s10763-014-9534-0
https://doi.org/10.1007/978-3-531-91775-7_4
https://doi.org/10.5157/NEPS:SP14:2.0
https://doi.org/10.1111/j.1744-6570.2005.00672.x
https://doi.org/10.1037/0022-0663.79.4.363
https://doi.org/10.1037/0022-0663.79.4.363
https://doi.org/10.1093/biomet/88.3.767
https://doi.org/10.1007/978-1-4613-0893-5_17
https://doi.org/10.1007/978-1-4613-0893-5_17
https://doi.org/10.1024/1010-0652.22.34.207
https://doi.org/10.2307/25474651
https://doi.org/10.1375/twin.9.3.313
https://doi.org/10.1111/j.0006-341X.1999.00463.x


 M.-J. Freund et al.

1 3

Neumann, I., Duchhardt, C., Ehmke, T., Grüßing, M., Heinze, A., & Knopp, E. (2013). Modeling and 
assessing of mathematical competence over the lifespan. Journal for Educational Research Online, 
5(2), 80–102. https:// doi. org/ 10. 25656/ 01: 8426

Nylund, K. L., Asparouhov, T., & Muthén, B. O. (2007). Deciding on the number of classes in latent 
class analysis and growth mixture modeling: A Monte Carlo simulation study. Structural Equation 
Modeling: A Multidisciplinary Journal, 14(4), 535–569. https:// doi. org/ 10. 1080/ 10705 51070 15753 
96

OECD. (2003a). Literacy skills for the world of tomorrow: Further results from PISA 2000. OECD Pub-
lishing. https:// doi. org/ 10. 1787/ 97892 64102 873- en

OECD. (2003b). The PISA 2003 assessment framework: Mathematics, reading, science and problem solving 
knowledge and skills. OECD Publishing. https:// doi. org/ 10. 1787/ 97892 64101 739- en

OECD. (2009). PISA 2009 assessment framework - Key competencies in reading mathematics and science. 
OECD Publishing. https:// doi. org/ 10. 1787/ 97892 64062 658- en

OECD. (2016a). Low-performing students: Why they fall behind and how to help them succeed. OECD Pub-
lishing. https:// doi. org/ 10. 1787/ 97892 64250 246- en

OECD. (2016b). PISA 2015 results (Volume I): Excellence and equity in education. OECD Publishing. 
https:// doi. org/ 10. 1787/ 19963 777

OECD. (2019). PISA 2018 results (Volume II): Where all students can succeed. OECD Publishing. https:// 
doi. org/ 10. 1787/ b5fd1 b8f- en

Parker, P. D., Marsh, H. W., Morin, A. J., Seaton, M., & van Zanden, B. (2014). If one goes up the other 
must come down: Examining ipsative relationships between math and English self-concept trajecto-
ries across high school. British Journal of Educational Psychology, 85(2), 172–191. https:// doi. org/ 10. 
1111/ bjep. 12050

Pohl, S., & Carstensen, C. H. (2012). NEPS technical report: Scaling the data of the competence tests 
(NEPS Working Paper No. 14). Bamberg, Germany: University of Bamberg, National Educational 
Panel Study.

Pohl, S., Haberkorn, K., Hardt, K., & Wiegand, E. (2012). NEPS technical report for reading: Scaling 
results of starting cohort 3 in fifth grade (NEPS Working Paper No. 15). Bamberg, Germany: Univer-
sity of Bamberg, National Educational Panel Study.

Purpura, D. J., Hume, L. E., Sims, D. M., & Lonigan, C. J. (2011). Early literacy and early numeracy: The 
value of including early literacy skills in the prediction of numeracy development. Journal of Experi-
mental Child Psychology, 110(4), 647–658. https:// doi. org/ 10. 1016/j. jecp. 2011. 07. 004

Rescorla, L., & Rosenthal, A. S. (2004). Growth in standardized ability and achievement test scores from 
3rd to 10th grade. Journal of Educational Psychology, 96(1), 85–96. https:// doi. org/ 10. 1037/ 0022- 
0663. 96.1. 85

Robinson, J. P., & Lubienski, S. T. (2011). The development of gender achievement gaps in mathematics 
and reading during elementary and middle school: Examining direct cognitive assessments and teacher 
ratings. American Educational Research Journal, 48(2), 268–302. https:// doi. org/ 10. 3102/ 00028 31210 
372249

Scharl, A., Fischer, L., Gnambs, T., & Rohm, T. (2017). NEPS technical report for reading: scaling results 
of starting cohort 3 for grade 9 (NEPS Survey Paper No. 20). Bamberg, Germany: Leibniz Institute for 
Educational Trajectories, National Educational Panel Study. https:// doi. org/ 10. 5157/ NEPS: SP20:1.0

Schneider, W., & Stefanek, J. (2004). Entwicklungsveränderungen allgemeiner kognitiver Fähigkeiten und 
schulbezogener Fertigkeiten im Kindes- und Jugendalter. Evidenz für einen Schereneffekt? [Develop-
mental changes of general cognitive abilities and school related skills in children and adolescents: Evi-
dence of a widening gap?] Zeitschrift für Entwicklungspsychologie und Pädagogische Psychologie, 36, 
147–159. https:// doi. org/ 10. 1026/ 0049- 8637. 36.3. 147

Schnittjer, I., & Gerken, A.-L. (2017). NEPS technical report for mathematics: Scaling results of starting 
cohort 3 in grade 7 (NEPS Survey Paper No. 16). Bamberg, Germany: Leibniz Institute for Educa-
tional Trajectories, National Educational Panel Study. https:// doi. org/ 10. 5157/ NEPS: SP16:1.0

Schwarz, G. (1978). Estimating the dimension of a model. The Annals of Statistics, 6(2), 461–464. https:// 
doi. org/ 10. 1214/ aos/ 11763 44136

Shin, T., Davison, M. L., Long, J. D., Chan, C.-K., & Heistad, D. (2013). Exploring gains in reading and 
mathematics achievement among regular and exceptional students using growth curve modeling. 
Learning and Individual Differences, 23, 92–100. https:// doi. org/ 10. 1016/j. lindif. 2012. 10. 002

Stanat, P., & Kunter, M. (2002). Geschlechterspezifische Leistungsunterschiede bei Fünfzehnjährigen im 
internationalen Vergleich [Gender-specific differences in achievement of fifteen years old in an inter-
national comparison]. Zeitschrift für Erziehungswissenschaft, 5(1), 28–48. https:// doi. org/ 10. 1007/ 
s11618- 002- 0003-0

https://doi.org/10.25656/01:8426
https://doi.org/10.1080/10705510701575396
https://doi.org/10.1080/10705510701575396
https://doi.org/10.1787/9789264102873-en
https://doi.org/10.1787/9789264101739-en
https://doi.org/10.1787/9789264062658-en
https://doi.org/10.1787/9789264250246-en
https://doi.org/10.1787/19963777
https://doi.org/10.1787/b5fd1b8f-en
https://doi.org/10.1787/b5fd1b8f-en
https://doi.org/10.1111/bjep.12050
https://doi.org/10.1111/bjep.12050
https://doi.org/10.1016/j.jecp.2011.07.004
https://doi.org/10.1037/0022-0663.96.1.85
https://doi.org/10.1037/0022-0663.96.1.85
https://doi.org/10.3102/0002831210372249
https://doi.org/10.3102/0002831210372249
https://doi.org/10.5157/NEPS:SP20:1.0
https://doi.org/10.1026/0049-8637.36.3.147
https://doi.org/10.5157/NEPS:SP16:1.0
https://doi.org/10.1214/aos/1176344136
https://doi.org/10.1214/aos/1176344136
https://doi.org/10.1016/j.lindif.2012.10.002
https://doi.org/10.1007/s11618-002-0003-0
https://doi.org/10.1007/s11618-002-0003-0


Profiles of competence development in mathematics and reading…

1 3

Standing Conference of the Ministers of Education and Cultural Affairs of the Länder in the Federal Repub-
lic of Germany (1993). Vereinbarung über die Schularten und Bildungsgänge im Sekundarbereich I 
[Agreement over the school types and courses of education in early secondary education]. Online at: 
https:// www. kmk. org/ filea dmin/ Datei en/ pdf/ Press eUndA ktuel les/ Besch luesse_ Veroe ffent lichu ngen/ 
allg_ Schul wesen/ Schul art_ Bildu ngsg_ Sek1. pdf

Standing Conference of the Ministers of Education and Cultural Affairs of the Länder in the Federal Repub-
lic of Germany (2015). Übergang von der Grundschule in Schulen des Sekundarbereichs I und Förder-
ung, Beobachtung und Orientierung in den Jahrgangsstufen 5 und 6 (sog. Orientierungsstufe) [Tran-
sition from elementary school to schools in early secondary education and support, observation and 
orientation in  5th and  6th grade (so-called orientational grade]. Online at: https:// www. kmk. org/ filea 
dmin/ Datei en/ veroe ffent lichu ngen_ besch luesse/ 2015/ 2015_ 02_ 19- Ueber gang_ Grund schule- SI- Orien 
tieru ngsst ufe. pdf

Steinhauer, H. W., Aßmann, C., Zinn, S., Goßmann, S., & Rässler, S. (2015). Sampling and Weighting 
Cohort Samples in Institutional Contexts. AStA Wirtschafts- Und Sozialstatistisches Archiv, 9(2), 131–
157. https:// doi. org/ 10. 1007/ s11943- 015- 0162-0

Van den Ham, A.-K., Schnittjer, I., & Gerken, A.-L. (2018). NEPS technical report for mathematics: Scal-
ing results of starting cohort 3 in Grade 9 (NEPS Survey Paper No. 38). Bamberg, Germany: Leib-
niz Institute for Educational Trajectories, National Educational Panel Study.  https:// doi. org/ 10. 5157/ 
NEPS: SP38:1.0

Vuong, Q. H. (1989). Likelihood ratio tests for model selection and non-nested hypotheses. Econometrica, 
57(2), 307–333. https:// doi. org/ 10. 2307/ 19125 57

Warm, T. A. (1989). Weighted likelihood estimation of ability in item response theory. Psychometrika, 
54(3), 427–450. https:// doi. org/ 10. 1007/ BF022 94627

Weinert, S. (2006). Sprachentwicklung [Language development]. In W. Schneider & B. Sodian (Eds.), Kog-
nitive Entwicklung (Enzyklopädie der Psychologie C/V/2) (pp. 609–719). Hogrefe.

Weinert, S., Artelt, C., Prenzel, M., Senkbeil, M., Ehmke, T., Carstensen, C. H., & Lockl, K. (2019). Devel-
opment of competencies across the life course. In H. P. Blossfeld & H.-G. Roßbach (Eds.), Education 
as a Lifelong Process (pp. 57–81). Springer.

Wendt, H., Gröhlich, C., Guill, K., Scharenberg, K., & Bos, W. (2010). Die Kompetenzen der Schülerin-
nen und Schüler im Leseverständnis. In Bos, W., & Gröhlich, C. (Eds.), KESS 8 - Kompetenzen und 
Einstellungen von Schülerinnen und Schülern am Ende der Jahrgangsstufe 8 (HANSE – Hamburger 
Schriften zur Qualität im Bildungswesen, Band 6, pp. 21–36). Hamburg: Behörde für Schule und 
Berufsbildung.

Wolter, I., Braun, E., & Hannover, B. (2015). Reading is for girls!? The negative impact of preschool teach-
ers’ traditional gender role attitudes on boys’ reading related motivation and skills. Frontiers in Psy-
chology, 6, 1267. https:// doi. org/ 10. 3389/ fpsyg. 2015. 01267

Wolter, I., & Hannover, B. (2016). Gender role self-concept at school start and its impact on academic self-
concept and performance in mathematics and reading. European Journal of Developmental Psychol-
ogy, 13(6), 681–703. https:// doi. org/ 10. 1080/ 17405 629. 2016. 11753 43

Publisher’s Note Springer Nature remains neutral with regard to jurisdictional claims in published maps and 
institutional affiliations.

Current themes of research:
- Micha-Josia Freund:
Profiles of competence development in secondary education in reading and mathematics, predictors of 
specialization in competence development, specifically specialized interest, gender and education.
- Timo Gnambs:
Personality and competence measurement, including computer-adaptive and web-based testing, 
longitudinal large-scale assessments, and meta-analytic methods.
- Kathrin Lockl:
Development of metacognition, relationship between language and metacognitive development, self-
regulated learning, competence development.
- Ilka Wolter:
Self-concept and academic achievement, competence development, reading competence and text 
comprehension, gender stereotypes and identity, gender-specific learning environments.
Most relevant publications in the field of Psychology of Education:
Publication in the same project and with the same group of authors (and the only current publication by 
the corresponding author):

https://www.kmk.org/fileadmin/Dateien/pdf/PresseUndAktuelles/Beschluesse_Veroeffentlichungen/allg_Schulwesen/Schulart_Bildungsg_Sek1.pdf
https://www.kmk.org/fileadmin/Dateien/pdf/PresseUndAktuelles/Beschluesse_Veroeffentlichungen/allg_Schulwesen/Schulart_Bildungsg_Sek1.pdf
https://www.kmk.org/fileadmin/Dateien/veroeffentlichungen_beschluesse/2015/2015_02_19-Uebergang_Grundschule-SI-Orientierungsstufe.pdf
https://www.kmk.org/fileadmin/Dateien/veroeffentlichungen_beschluesse/2015/2015_02_19-Uebergang_Grundschule-SI-Orientierungsstufe.pdf
https://www.kmk.org/fileadmin/Dateien/veroeffentlichungen_beschluesse/2015/2015_02_19-Uebergang_Grundschule-SI-Orientierungsstufe.pdf
https://doi.org/10.1007/s11943-015-0162-0
https://doi.org/10.5157/NEPS:SP38:1.0
https://doi.org/10.5157/NEPS:SP38:1.0
https://doi.org/10.2307/1912557
https://doi.org/10.1007/BF02294627
https://doi.org/10.3389/fpsyg.2015.01267
https://doi.org/10.1080/17405629.2016.1175343


 M.-J. Freund et al.

1 3

Freund, M.-J., Wolter, I., Lockl, K., & Gnambs, T. (2021). Profiles of competence development in 
upper secondary education and their predictors (Registered report protocol). PLoS ONE, 16 (1). https:// 
doi. org/ 10. 1371/ journ al. pone. 02458 84
Short list of recent publications by one or more of the authors that are very relevant to the specific 
topic of this article – for a full list of all publications in the field of psychology of education by these 
authors you might want to consider their publication lists found online:
Ehrtmann, L., Wolter, I., & Hannover, B. (2019). The interrelatedness of gender-stereotypical interest 
profiles and students’ gender-role orientation, gender, and reasoning abilities, Frontiers in Psychology, 
10: 1402. https:// doi. org/ 10. 3389/ fpsyg. 2019. 01402
Gnambs, T. (2021). The development of gender differences in information and communication 
technology (ICT) literacy in middle adolescence. Computers in Human Behavior, 114. https:// doi. org/ 
10. 1016/j. chb. 2020. 106533
Kosel, C., Wolter, I., & Seidel, T. (2020). Profiling secondary school students in mathematics and 
German Language Arts using learning-relevant cognitive and motivational-affective characteristics. 
Learning and Instruction, 73, https:// doi. org/ 10. 1016/j. learn instr uc. 2020. 101434
Lockl, K., Ebert, S. & Weinert, S. (2017). Predicting school achievement from early theory of mind: 
Differential effects on achievement tests and teacher ratings. Learning and Individual Differences, 53, 
93–102.
Thums, K., Gnambs, T., & Wolter, I. (2020). The impact of gender-stereotypical text contents on 
reading competence in women and men. Zeitschrift für Erziehungswissenschaft, 23, 1283–1301. https:// 
doi. org/ 10. 1007/ s11618- 020- 00980-8
Weinert, S., Artelt, C., Prenzel, M., Senkbeil, M., Ehmke, T., Carstensen, C. H. & Lockl, K. (2019). 
Development of competencies across the life course. In H.-P. Blossfeld & H.-G. Roßbach (Eds.), 
Education as a Lifelong Process (pp. 57–81). Wiesbaden: Springer VS.
Wolter, I., Braun, E., & Hannover, B. (2015). Reading is for girls!? The negative impact of preschool 
teachers’ traditional gender role attitudes on boys’ reading related motivation and skills. Frontiers in 
Psychology, 6:1267. https:// doi. org/ 10. 3389/ fpsyg. 2015. 01267
Wolter, I., & Hannover, B. (2016). Gender role self-concept at school start and its impact on academic 
self-concept and performance in mathematics and reading. European Journal of Developmental 
Psychology, 13. 681–703. https:// doi. org/ 10. 1080/ 17405 629. 2016. 11753 43

https://doi.org/10.1371/journal.pone.0245884
https://doi.org/10.1371/journal.pone.0245884
https://doi.org/10.3389/fpsyg.2019.01402
https://doi.org/10.1016/j.chb.2020.106533
https://doi.org/10.1016/j.chb.2020.106533
https://doi.org/10.1016/j.learninstruc.2020.101434
https://doi.org/10.1007/s11618-020-00980-8
https://doi.org/10.1007/s11618-020-00980-8
https://doi.org/10.3389/fpsyg.2015.01267
https://doi.org/10.1080/17405629.2016.1175343

	Profiles of competence development in mathematics and reading in early secondary education
	Abstract
	Introduction
	Competence development in mathematics and reading
	Typologies of competence development
	Specialization of affective-motivational factors
	Research question
	Methods
	Sample and procedure
	Instruments
	Statistical analyses
	Change analyses

	Mixture modeling
	Missing values
	Model selection
	Interpretation of profiles

	Results
	Descriptive analyses
	Latent growth modeling
	Overall development in the full sample

	Overall development in the sub-sample “Gymnasium”
	Latent growth mixture modeling
	Model 1 in the full sample

	Model 1 in the sub-sample “Gymnasium”
	Model 2 in the full sample
	Model 2 in the sub-sample “Gymnasium”

	Discussion
	Limitations
	Outlook

	Acknowledgements 
	References




